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Synchronization for Complex Networks with Multiple
Weights Under Recoverable Attacks

1.1 Introduction

During the last decade, the dynamical behavior of complex networks (CNs)
has aroused increasing attention because CNs prevalently exist in the real
world. Particularly, synchronization has been an appealing research topic in
CNs, and many meaningful results have been obtained [1-16]. By choosing
appropriate adaptive state-feedback controllers and Lyapunov functional, Zhou
et al. [1] discussed the global and local synchronization in a CN with uncertain
coupling functions. In [4], the synchronization problem for a CN with switching
disconnected topology was addressed, and some synchronization conditions
were established for such a network model. Lv et al. [5] tackled the exponential
synchronization problem for CNs with coupling delay based on the impulsive
control and event-triggered control techniques. In [11], the synchronization
problem for stochastic CNs was discussed via pinning control technique and
graph theory, in which the topology structure may be unknown. Zhu et al. [14]
used the adaptive control method to deal with the synchronization problem for
a type of CNs with time-varying delay, in which the restriction that time delay is
differentiable is removed.

For some practical networks, such as urban population flow networks, food
webs, etc., may be better described by CNs with multiple weights (CNMWs).
More recently, some authors have addressed the problem of synchronization for
CNMWs [17-26]. Wang et al. [17] not only investigated the pinning synchroniza-
tion in the CNMWs with undirected and directed topologies but also presented
several feedback gains and coupling strengths adjustment schemes. In [18], a
criterion of synchronization for output-strictly passive CNMWs was obtained,
and the synchronization problem of CNMWs was further discussed based on
the nodes- and edges-based pinning control approaches, and the output-strict
passivity. Zhao et al. [23] introduced a multiple delayed CN model with uncertain
inner coupling matrices and developed a criterion of synchronization through
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the adaptive control scheme for such a network model. Dong et al. [24] took
into account the exponential synchronization of multiple delayed CNs with
switching and fixed topologies by employing the scramblingness property for
adjacency matrix. Qin et al. [26] analyzed the robust synchronization of multiple
delayed CNs, and a criterion for guaranteeing the robust synchronization was
also developed by employing the adaptive state-feedback controller.

It is well known that the network topology may be destroyed owing to the var-
ious forms of attacks (e.g., power grids, military communication networks, and
so on [27-29]), which might lead to undesirable dynamical behavior in the CNs.
Consequently, it is very meaningful to study the dynamical behavior for CNs under
attacks. Recently, some researchers have studied the synchronization problem of
CNssuffering the attacks [30, 31]. Wang et al. [30] investigated the synchronization
for multiple memristive neural networks with the communication links subject to
attacks and developed several synchronization criteria based on inequality tech-
niques, M-matrix properties, and event-triggered control method. Wang et al. [31]
gave a global synchronization criterion for a network model suffering the success-
ful but recoverable attacks by exploiting the switching system theory and derived
the upper bounds of the average recovering time and the attack frequency. Regret-
fully, the network models with single coupling were discussed in these existing
works about the synchronization for CNs under attacks [30, 31], and the synchro-
nization for CNMWs subject to attacks has not yet been explored. Obviously, it is
very valuable and significative to further address the synchronization problem of
CNMWs suffering the attacks.

This chapter discusses the synchronization for CNs with multiple state cou-
plings (CNMSCs) or CNs multiple delayed state couplings (CNMDSCs) under
recoverable attacks, respectively. The main contributions of our work are sum-
marized as follows. First, we not only give a sufficient condition for ensuring the
synchronization of directed CNMSCs suffering the attacks but also further study
the synchronization problem by selecting the suitable state-feedback controller.
Second, the analysis and control for the synchronization problem of undirected
CNMSCs subject to attacks are also discussed, and several synchronization criteria
are presented based on some inequality techniques. Third, we not only develop
several synchronization criteria for CNMDSCs under attacks by constructing
appropriate Lyapunov functional but also devise the suitable state-feedback
controller to ensure the network synchronization.

1.2 Preliminaries

1.2.1 Notations

Let Z+ ={0,1,2,...}; for any real square matrix K, [K]* = K+ KT; A, (-) and

Amax () denote the smallest and the largest eigenvalues of real symmetric matrix.
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1.2.2 Lemmas
Lemma 1.1 (See[32]) Define

[1-10 0---0
01-10---0
D=|: - - - € RN-DXN_
0---0 1-10
[0+ 0 1 -1
11 1---1
01 1 1
o Do RNX(N-1)
0---0 1 1|€ ’
0---0 01
0---0 00

and let the sum of each row in the matrix P € R¥N be equal. Then, RN-DXN-1 5
M = DP® satisfying

DP = MD.

Remark 1.2 The matrices D and @ are very important for us to discuss the syn-
chronization problem of CNMSCs and CNMDSCs, which will be utilized through-
out this chapter.

Lemma 1.3 (See [33]) The Kronecker product has the following properties:
(l) (A1 ®A2)T = A{ ®AT7

(D) (PA) ®A, =A; ® (PA,),

(i) (A, +A) @A, = A, @A, +A, @ A,

(iv) (A1 ®A2)(A3 ® A4) = (A1A3) ® (A2A4)7

where f € R,A,,A,, A, and A, are matrices with suitable dimensions.

1.2.3 Network Models

In this chapter, two kinds of network models are considered as follows:

c N

a,(t) = e () + Y, Y @ PrT (), (1.1)
m;lj;1

(6 = e () + Y, Y @ PrT ot - 7,,), 12
m=1j=1

wherei=1,2,...,N;a;(t) = (a;, (1), @ (0), ..., ;, (1))T € R™ denotes the state vector
of the ith node; 0 < a,, € R stands for the coupling strength; z(-) € R is a con-
tinuous function; 0 < I'"™ € R™" denotes the inner coupling matrix; 0 < 7,, € R
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represents the time delay; P = (P)nxn € RMN stands for the outer coupling
matrix satisfying the following condition: if there is an edge from node i to node
j@ #j), then Pi’;' > 0; otherwise, Pi’j” =0; and

N

P" = —ZP;';, i=1,2,...,N.
j=1
,#i

In this chapter, the function z(-) meets the following condition (see [34]):

(C1 - Cz)TH[Z(Cl) - Z(Cz) — A, — Cz)]
<- 7({1 - gz)T(Cl - Cz)’ (1.3)

for some constant matrices R™" 3 H = diag(h,h,,...,h,) >0 and A4 = diag
(61,65, ...,6,) € R™" and a positive constant y, where ¢;,{, € R".

Remark 1.4 In the networks (1.1) and (1.2), the different coupling forms are
required to have the same topology. In fact, this situation commonly exists in some
real-life networks, such as inter-city population flow networks, urban public traf-
fic networks, and so on. For instance, in the inter-city population flow networks,
choosing each city as a node, the edge represents the population flow from any city
to any other city. Obviously, the changes of the urban population depend on many
factors, such as economic development, climate change, and education. Therefore,
the intercity population flow networks should be modeled by CNMWs, in which
each influencing factor corresponds to a coupling form. Apparently, the different
coupling forms in the intercity population flow networks have the same topology.

Remark 1.5 In this chapter, the topology subject to the “successful” but recov-
erable attacks is discussed in CNMSCs (1.1) and CNMDSCs (1.2). Namely, the
attacks happen at ¢ = f,,,; and thus makes the topology to be broken, and the bro-
ken topology is recovered after ¢ = t,,,), kK € Z*. In practice, this phenomenon
exists in many real networks, such as military communications networks, and
power grids [35, 36]. Therefore, some authors have studied the synchronization
of CNs suffering the successful but recoverable attacks [30, 31]. However, the syn-
chronization for CNMWs under the successful but recoverable attacks has not yet
been discussed.

When t = t,,,,,k € Z*, the attacks happen and the topologies of the networks
(1.1)and (1.2) are destroyed. After t = t,,, ), the broken topology can be recovered.
In this chapter, we assume that the networks (1.1) and (1.2) suffering the attacks
have « different types of topologies, and sup yc+ {£5441) = boyr } = Toy < +oo.
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Therefore, one has

c N
a;(H) = 2o () + Y EamP;"“’F’”aj(t), t € [byprs bagern)s
m=1j=1

c N
a;(t) = zZ(a; (M) + Y ZamPi’;‘I"maj(t), t € [ty bysr)s
m=1j=1

L
p

c N
a(0) = 2@(0) + X Ya, Pl TPyt = 7). 1€ [lyepys b))
m=1j=1

c N
&) = 2 () + X X, PrTmat—1,), 1€ [hy,ty,),
m=1j=1

wherei=1,2,...,N,w=1,2,...,k, t, =0, P"* = (Pi’fl’w)NxN € RM*N represents
the outer coupling matrix of the networks (1.1) and (1.2) subject to the attacks, in
which P;'“" has the same definition as PZ“

Denote

(L .
{P;?””“ =PI i L€ (L byer)s

m,p(t) _ pmw :
Py =P if t € [fei1s bge))s

wherew =1,2,...,k.
Then, we have

c N

a(0) = 2@ () + Y Y @ PO T ay0), (1.4)
m:lj;l

(D) = 2(@(O) + Y, Y an Py T et = 7,,), (1.5)
m=1j=1

inwhichi=1,2,...,N.
Next, the synchronization definition for the network (1.4) [or (1.5)] is introduced
as follows.

Definition 1.6 The network (1.4) [or (1.5)] can achieve synchronization if

lim flay(0) = (Ol =0, i.j =1.2,....N.

Denote

Z2(t) = (2" (o (1), 2" (ay(0)), ... ,zT(aN(t)))T,

a(t —7,) = (a] (t = 7,,) 00 (£ = Tp)s ooy i (E — 7,)) T

Q=20 ,®HA-yI), H=1y ,®H, D=D®]I,,

a(t) = (] (0),a) (@), ..., ag ()T, u®) = @] @), ul@), ..., un@)".
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1.3 Synchronization of CNMSCs Under Recoverable
Attacks

1.3.1 Synchronization of CNMSCs with Directed Topology

(1) Synchronization analysis
Evidently, (1.4) can be rewritten as

(x(t) = Z([) + Zam(Pm,(ﬂ(f) ® Fm)a(t)

m=1

Theorem 1.7 If there are two positive constants u and w satisfying

(i) uH + £ <0;
(i) wH+ =, <

@

0, =1,2,...,kK,

o

(1.6)

in which £=0+ 3 a,[AD@"®)® ™}, Z,=0+ 3 a,[AD(P"0) @

m=1

m=1
I'™))S, the network (1.4) is synchronized.

Proof: Let

e(t)

el el@),....e[ ()
((ay () — ()T, (ay(t) — az(®), ..., (ay_y (D) — aN(t))T)T
= Da(t).

The Lyapunov function for the system (1.6) is given as follows:
N-1
V() = Ze{ (t)He,(t)
i=1
=eT(t)He(t)
= o’ ()D"HDa(t).
Then, one gets
V(t) + uV(t) = 2a"()DTHDa(t) + pa” ()DT HDa(t)
= pa”()D"HDa(t) + 2" (t)D"HD Z(¢)
+2a" (OD"HD )’a,,(P" ® I'™a(t), t € [ty byey)-
m=1
By Lemma 1.1, one can derive
DP" @I =(DIL)P"®TI™)
=DP"HQI™
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=(DP"®D)Q I'™

=[(DA"®) ® (D ®1,)
=DQL)(P"®)® (D ®]I,)
=D[(P"®) ® I'"D,

where @ has been defined in Lemma 1.1.
By (1.3), one has

N-1

a"(ODTHDZ(6)= ) (a() — @4, () H(Z(, () — 24 (1))

i=1

N-1
< Y (@(0) = gy, () HA@,(0) = a4, (1)
i=1

N-1
=7 D (@(8) = €y () (4 (8) = @, (1)
p=1

N-1

= ZeiT(t) (HA - yI,) e,(t)

i=1
=e'(0) [Iy_, ® (HA—yI,)] e().
Therefore, one obtains

V(©) + uV(t) = ux" (DT HDa(t) + 2a" ()DTHD Z(t)

+ 2aT(t)5Tﬁ152am[(P'"q>) ® I'"Da(t)
m=1

< e (O e(t) + 26T (OlLy_, ® (HA = y1,)le(t)
+Y a6’ [H’N (P"®) ® Fm)]se(t)
m=1

=) (W + 2 ) e(0), £ € [ty ).

Then, we have

V() < —pV(©), t € [ty byyr)- (1.7)
Based on (1.7), one derives

V() < eMTOV(Ly), tE [ty bys)- (1.8)
Similarly, we can obtain

VW +wVo) <O (wh + Z,) e, 1€ b bygan)-
Then, one has

V(t) < —wV (1), t € [ty b)) (1.9)

7
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From (1.9), we can derive
V() < eIV (L), tE [y, byk+1))-
By (1.8) and (1.10), we have

< e—u(t—lzk)v(tZk)
< e_‘u(t_[Zk)e_w(IZk_tZkﬂ)V(t2k71)
< e—l‘(t—lzk)e—w(lzk—lqu)e—l’(tqu—tzkfz)V(tzk_z)
= =@ ly—ty1) o= Ht=ly ) Vity_,)
< e(ﬂ_w)(lzk_tzk—l+t2k—2_[2k—3+“'+t2_tl)e_/l[V(O)’ te [t2k’ t2k+1)’
and
< e_w([_tzm)v(tzkﬂ)
< M=)l =l Haa ~lo—s +rrHly=1) o=@ (=) o= Hlgjert V(0)
= =@ ly—tyy Ho bzt —h) o=@ (Tl V(0),
t € [tysr> bogsn))-
If u > w, we can derive from (1.11) and (1.12) that
V(t) S e(”_w)(tZk_tzk—1+t2k—2_tzk—3+'“+t2_tl)e_(”_w)te_WtV(O)
— e(u—m)(—t+t2k—tZk_1+12k_2—tZk_3+---+t2—t1+t0)e—wtV(O)
—wl

e 7'V(0), tE [ty, Lyy1)s

M=)l o=l +tzk-2—lzk-3+“'+[z—[1+fo)e—WfV(O)

%0

INCIN N

e""V(0), t € [tyeprs bygsny)-
If 4 < w, we can get from (1.11) and (1.12) that

Vit
Vit

) <eMV(0), tE [ty byyy),
)< e(l‘—w)(—[zkn+tzk—tzk-1+tzk-z—lzk-3+“'+[z—11)e(”—wﬁe—lﬂv(o)
— e(ﬂ—w)([_[zkﬂ+t2k_t2k71+[2k72_[2k73+'“+[z_[1)e_M[V(O)
<eMV(0), tE [ty byges1))-
From (1.13)—(1.16), one has

V(t) < e"V(0),

where # = min {w, u}.
Based on the definition of V(t), we can get

Amin ED[le]* S V(0) < eV(0) < €7 Ay (D[ e(0)]1%.

max

(1.10)

(1.11)

(1.12)

(1.13)

(1.14)

(1.15)

(1.16)
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Then, one obtains

)’ (H) 1y
le®ll < 1/ 7= lle(O)]l e™2".
h Amin (H)
Therefore, the network (1.4) is synchronized. O

(2) State-feedback control for synchronization
In order to ensure the network (1.4) is synchronized, we devise the following
state-feedback controller:

u(t) = —Ba,(b), (1.17)

in which B € R™",
Then, one has

a() = Z(0) + ) a,(P"0 @ IMa(t) - (Iy ® Bla(t). (1.18)

m=1

Theorem 1.8 If there are two positive constants y and w, and matrix B € R™"
satisfying

() uH+Z<0;
(i) wH+ E, <

[

0, w=1,2,...,K,
~ ~~ ~ s ~
where Z=Q+ |Y, _ a,HD(P"®)® ')~ H(y_, ®B)|, Z,=Q+ (X,

~~ ~ N
a,,HD (P™*®) ® I') — H(Iy_; ® B)| , the network (1.4) under the state-feedback
controller (1.17) is synchronized.

Proof: Let

ety = (el (1), el (1), ..., e}, ()T
=Da(t).

The Lyapunov function for the system (1.18) is defined as follows:

N-1

V() = ZeiT(t)Hei(t)

= (;Tl(t)ﬁTﬁﬁa(t).
Then, one has
V(©) + uV(t) = pa” (DTHDa(t) + 2a" ()DTHDZ (t)
+ ZaT(t)bTﬁﬁiam(Pm ® IMa(t)
m=1

—2a"(ODTHD(Iy ® B)a(t), t € [ty bygyr)-

9
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Obviously, we can get

DIy ®B)=(D®I,)Iy ® B)
=D®B
= (Iy_;D) ® (BI,)
=y, ® B(D®I,)
=(Iy_, ® B)D. (1.19)

From (1.19), one derives
V(t) + uV(t) = ua” ()D" HDa(t) + 2a" () D"HD Z(¢)
+2a"()DTHD i a, [(P"®) ® I'"Da(t)
—2aT(t)T)Tﬁ(I:_ 211® B)Da(t)
< pe" (OHe(t) + 2e" (D[Iy_, ® (HA - yI,)]e(t)

+e'(n li WHD (P"®)® I'™) — H(Iy_, ® B) | e(t)
fras}
=el(b) ( o+ _5) e(t), t € [ty byyy)-

Then, we have

V(t) S —puV(1), t € [ty boysr)-
Similarly, we can obtain

V() + wV(t) < e (t) (wP~I E )e(t) £ € [y bgesny)-
Then, one has

V(t) S —wV (1), t € [ty b))

Utilizing the similar proof approach as in Theorem 1.7, we can easily get the
following conclusion:

Amax (H)

_1[
o (D) lle(O)][ e

lle®Il <

where n = min {w, u}.
Therefore, the network (1.4) under the state-feedback controller (1.17)

is synchronized. O
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1.3.2 Synchronization of CNMSCs with Undirected Topology

A directed CNMSCs model (1.1) is discussed in Section 1.3.1. In other words, the
outer coupling matrices P, m = 1,2, ..., ¢ are nonsymmetric. However, in some
cases, the topology of CNMSCs (1.1) may be undirected, that is, the outer coupling
matrices P, m = 1,2, ..., o are symmetric. In this case, the outer coupling matri-
ces P = (P{;‘)NxN e RNXN m =1,2,...,0,can be denoted as follows: if there is an
edge between node i and node j(i # j), then Plf;’ = Pj’l" > 0; otherwise,Pg’ = ij{‘ =0;
and

N
Pr=-3Pr i=12,..,N.
7,-2»

When t = t,,,,,k € Z*, the attacks happen and the topology of the undirected
network (1.1) is destroyed. After ¢ = t,,,,,, the broken topology can be recovered.
Moreover, we suppose that the undirected network (1.1) subject to the attacks have
k different topologies in this section. Therefore, we have

c N
(0 = Z(a () + Y, Y @, PO T (1), (1.20)

m=1j=1

wherei=1,2,...,N, and PZ”“’(” satisfies

{P{?”"’(” = P if € [y ),

ij
m,p(t) _ pmw :
Py = P if t € [typrs b1

inwhichw=1,2,...,x, A™® = (Pl.’;"“’)NxN € RNVXN represents the outer coupling
matrix of the undirected network (1.1) under the attacks, in which Pl.’;"“’ has the
same definition as Plfj’.’ in this section.

Remark 1.9 As we all know, plenty of real networks possess the directed
topology, and meanwhile, the topology in many network models may be undi-
rected. Therefore, it is very valuable and significative to, respectively, consider the
directed and undirected topologies when we study the synchronization problem
for CNMWs subject to recoverable attacks. Moreover, one of the main objectives
of this chapter is to compare the difference between directed topology and
undirected topology. Therefore, we not only analyze the synchronization of the
undirected CNMSCs in this section but also design the appropriate state-feedback
controller to guarantee the synchronization for such a network model.
(1) Synchronization analysis
By (1.20), we can derive

a() = Z(t) + ) a,(P™0 @ IMa(t). (1.21)

m=1

11
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Theorem 1.10 If there are two positive constants u and w satisfying

() pH+ £ <0;
(i) wH+2,<0, o=1,2,...,k,

m=1 am

where £=Q+ X5, a,, |[AD(P"®) @ '™ + (@"PM @ I™) DA 2, = 0+
¥ a, [AD (Prod) @ ™) + (@TPm) @ I'™) JSTFI], the network (1.20) is
synchronized.

Proof: Utilizing the similar proof approach as in Theorem 1.7, the conclusion can
be easily derived. O

(2) State-feedback control for synchronization
In order to ensure the network (1.20) is synchronized, we devise the
following state-feedback controller:
u;(t) = —Bay(1), (1.22)

in which B € R™",
Then, one has

a() = Z(t) + Y a,(P"0 @ IMa(t) - (Iy ® Bla(t). (1.23)

m=1

Theorem 1.11 If there are two positive constants u and w, and matrix B € R™"
satisfying
(i) uH+
(i) wH+ =

[np

<0
<

Z)

w<0, w=12,...,k,

where £=0+Y°_ a, [FIT) (P"®) @ I'™)+ ((@TP™) @ I'™) BTEI] ~ AUy ,®
B) - (Iy_, ® B")H, Ew =0+Y°_a, [FIT) (P™@) @ I'™) + ((@TP™*) @ I'™)
ETPNI] — H(Iy_, ® B) — (Iy_, ® B")H, the network (1.20) under the state-feedback
controller (1.22) is synchronized.

Proof: The following proof is similar to Theorem 1.8, and we omit its proof
here. O

1.4 Synchronization of CNMDSCs Under Recoverable
Attacks

1.4.1 Synchronization of CNMDSCs with Directed Topology

(1) Synchronization analysis
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By (1.5), we can obtain

() = Z(0) + Y a,(P"0 @ IMa(t - 1,,). (1.24)

m=1
Theorem 1.12 If there are some matrices 0 <¥,, € RMN-DxnN=1 py =1 2,
..., 0 satisfying

@ XYoo 0,V +Y <0,
) Yo, +Y,<0, o=12,.. .k,

where Y =Q+ Y _, a,HD[(P"®) ® ¥, [(P"®)" ® "D"H, Y, =Q+
Y _ a,HD[(P"*®) ® ¥, [(P™*®)T @ I"|D"H, the network (1.5) is
synchronized.

Proof: Let
e(t)=(e] (1), el (D), ....ef ()T
= Da(t).

The Lyapunov function for the system (1.24) is defined as follows:
N-1 o t
V)= ZeiT(t)Hei(t) + Zam / el (h)¥,,e(h)dh
i=1 m=1 =1y,

o t
=aT()D"HDa(t) + Zam / af (DY, Da(h)dh. (1.25)
-,

m=1 m

Then, one gets

V(t)=2a"(OD"ADZ(t) +2¢"0D'AD Y a,,(P" ® I'")at - 7,,)

m=1

- Y a,a’(t - 7,)D"¥,Da(t - 7,,) + Y a,,a” (OD"¥,,Da(t)

m=1 m=1

<2e" Oy, ® (HA - yI)]e(t) + ZameT(t)lpme(r)

m=1

+2) a,e"(OHD [(P"®) ® I'™] e(t - 7,,)

m=1

= Y et = 7, et - 7,)
m=1

<2e"(Olly_, ® (HA=yI)le(t) + ). a,e’ (OP,e(t)

m=1

13
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+ Y a,e" (OHDI(P"®) @ I ¥, [(P"®)" ® I™D" Hel(r)

m=1

=el(t) (Zam‘l’m + Y) e(t)
m=1

<& eI, t € [ty tyyyr)s

where &, = A, O _ 0, P, +Y).
Similarly, we have

V) <el ) (Zamqu + Ym> e(d)
m=1

2
<& le®N ¢ € [ty bygan))s

where &, = , max K{Amax o1 0, + Y )1

Then, one has
V) < plle@]l?,

where p = max {&,&,}.
From (1.25) and (1.26), we have

lim V@)=V >0,

t—>+co

lew)? < X2,
p

Based on (1.27) and (1.28), one obtains

t t
lim / lle(h)||>dh < lim / Mdh
t—+o0 0 t—+o0 0 p
V170
—p .

By means of (1.29), we can get

t
0< lim el (h)¥,,e(h)dh

t—7,,
t

< lim [ enlidn
i t—1,
=0, m=1,2,...,0.

In light of (1.25) and (1.30), one obtains

Jlim eT(HHe(t) = g > 0.
—+0o0

(1.26)

(1.27)

(1.28)

(1.29)

(1.30)
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Suppose that go > 0. Then, there obviously exists 0 < 8 € R satisfying

e (HHe(t) > % for t > 6.

Namely,

%
20, (ﬁ)
By (1.26) and (1.31), one acquires
__Br
2 (1)

lel* > t>0. (1.31)

Vit) < t>0.

Then, one gets

+oo |
V-V = / V(t)dt
0

+o00
< / L’th
0 22 (H

max

=— o0,
which is wrong. Therefore,
Jim el (tHHe(r) = 0.
Then, we can derive
Am el = 0.

Therefore, the network (1.5) is synchronized. O
(2) State-feedback control for synchronization
In order to ensure the network (1.5) is synchronized, we devise the following
state-feedback controller:

u,(t) = —Bay(0), (1.32)

in which B € R™",
Then, one has

a() = Z(t) + )@, (P"0 ® IMa(t - 7,,) — (Iy ® Bla(t). (1.33)

m=1
Theorem 1.13  Ifthere are some matrices B € R™" and 0 < ¥,, € RMN-DxnN-1)
m=1,2,...,0 satisfying

0 X a,P,+Y <0,
() Yo 10, ¥n+Y, <0, =12, ...k,

15
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whereY = Q + Y° _, a,,HD[(P"®) ® ' ¥ [(P"®)" ® I'"D"H — [H(Iy_, ® B)I*,
Y,=0+Y°_ a,HD[(P™*®) ® ¥, [(P"™*®)T @ I"|D"H — [H(Iy_, ® B)I,

the network (1.5) under the state-feedback controller (1.32) is synchronized.

Proof: Utilizing the similar proof approach as in Theorem 1.12, the conclusion
can be easily obtained. O

1.4.2 Synchronization of CNMDSCs with Undirected Topology

In this section, the CNMDSCs (1.2) with undirected topology is considered. Then,
the undirected network (1.2) under the successful but recoverable attacks can be
described as follows:

c N
a,(t) = 2a () + Y ZamPZL"ﬂ(”F’"aj(t -7, (1.34)

m=1j=1

wherei=1,2,...,N, and PZ“”(” satisfies

{P;""’(t) = P, if € [ty ),

m.e(t) _ pm, ;
Py =Py C, 1€ [y b))

in which ® = 1,2, ..., k, b1, g1y @nd k have the same meanings as these in
Section 1.4.1; P™® = (Pi';”‘“)NxN € RNV and P = (P;Y‘)NxN € RN have the iden-
tical definitions as these in (1.20).

Remark 1.14 In Section 1.3, two types of synchronization problems for CNM-
SCs are considered, that is, the cases with directed topology and with undirected
topology. However, time delay always exists in CNs due to traffic congestions and
finite transmission speeds. Furthermore, considering that different coupling forms
may have nonidentical time delays in CNMSCs, it is necessary to further consider
the CNMDSCs with directed and undirected topologies. Therefore, we study the
synchronization and control problems for directed CNMDSCs in Section 1.4.1 and
shall further consider the case that topology is undirected in this section.

(1) Synchronization analysis
By (1.34), we can derive

a(t) = Z(t) + Zam(Pm"”(‘) ® I'Mya(t - 1,,). (1.35)

m=1

Theorem 1.15 If there are some matrices 0 <¥,, € RMN-DXaN=1 1y =1 2,
..., 0 satisfying
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(i) Y0 _ a, ¥, +Y <0,
(i) ¥ a W, +Y, <00=12,..,K,

where Y =Q+ Y°_, a, HD[(P"®) ® ['"¥;'[(@"P™) ® I"|D"H,Y, = Q +
Y _ a,HD[(P™*®) ® I"¥;;' (@TP™*)® I'|D'H, the network (1.34) is
synchronized.

Proof: Similar to the proof process of Theorem 1.12, the conclusion can be easily
derived. O

(2) State-feedback control for synchronization
In order to ensure the network (1.34) is synchronized, we devise the follow-
ing state-feedback controller:

u,(t) = —Bay(f), (1.36)

in which B € R™",
Then, one yields

a(t) = Z(H) + Zam(Pm"”(‘) ® IMya(t — 7,,) — (Iy ® B)a(t). (1.37)

m=1

Theorem 1.16 If there are some matrices B € R™" and 0 < ¥,, € RMN-DxnN-1)
m=1,2,...,0 satisfying

() X0 a, ¥, +Y <o,

i) X a, ¥, +Y, <0, ®=12 ...k

where Y =Q+ Y, a,AD[(P"®) ® I™¥; (@ P™) @ I™DTH - Ay, ®
B) - Iy, ® BH, Y,=0+ Yt G HDIP™®) @ T [(@TP™) @ T'™]
DTH — H(Iy_, ® B) — (Iy_; ® B))H, the network (1.34) under the state-feedback
controller (1.36) is synchronized.

Proof: The proof method is similar to Theorem 1.13, so we omit its proof here. O

Remark 1.17 The main difficulty for analysis and control of synchronization in
CNs with multiple state or delayed state couplings comes from multiple weights
and recoverable attacks. Based on inequality techniques, appropriate Lyapunov
functionals, and the state-feedback controllers, some criteria of synchronization
are developed in this chapter for CNMSCs and CNMDSCs with directed and undi-
rected topologies.

17
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1.5 Numerical Examples

In this section, two numerical examples are put forward to illustrate the correct-
ness and effectiveness of the acquired results.

Example 1.18 Consider the following coupled Chua’s circuits:

6 6
a,(6) = z(a(8)) + 0.32Pi1j"/‘(”r1aj(t) + 0.42P;"”®F2aj(t) +un),  (1.38)
j=1 Jj=1

wherei=1,2,...,6, I'" = diag(0.2,0.3,0.3), I'> = diag(0.4,0.3,0.2),

(Pl ifre 2k, 2k+1),
pLe® _JpMif t e [4k + 1,4k + 2),
P2 ift €[4k + 3,4k + 1)), k € Z*+,

P2, ifte[2k,2k+1),
p>e0O ) p>l it e [4k + 1,4k + 2),
P> ifte[4k+3,4k+1), ke Z",

10(—0{”([) + aiz(t) - f(ail(t)))
Z(ai(t)) = ail(t) - aiz(t) + OlB(t) >
—14.87a,,(f)

in which £(a,, (1)) = —0.68a,, () + 0.5(=1.27 + 0.68)(|ar; () + 1| — |ar;, () — 1]),

-07 03 02 02 0 0
02 -05 0 03 0 0
p_|02 0 -0402 0 o
01 02 03 —08 02 0 [
0 0 0 03 -0502
0 0 0 0 03 -03
—04 01 02 01 0 0
02 03 0 01 0 O
pr_|03 0 0502 0 0 f
02 01 04 —09 02 0

0 0 0 02 -04 0.2
0 0 0 0 05 -05
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-0503 02 0 0 0
02 =02 0 0 0 0
pi_[02 0 —02 0 0 0
0 0 0 —0202 0|
0 0 0 03 -0502
0 0 0 0 03 -03
-03 01 02 0 0 0
02 =02 0 0 0 0
pi_|03 0 -03 0 0 0
0 0 0 —0202 0
0 0 0 02 -04 02
0 0 0 0 05 -05
-0303 0 0 0 0
02 =020 0 0 0
pa_| 0 0 00 0 o0
0o 0 00 0 o[
0 0 0 0 —02 02
0 0 0 0 03 —03
-0101 0 0 0 O
02 020 0 0 0
po_[ 0 0 00 0 0
0O 0 00 0 0
0 0 0 0 —02 02
0 0 0 0 05 —05

Taking H = I,,y = 1, and 4 = diag(10, 13, 8), one can ensure that (1.3) is satis-
fied.

Based on the MATLAB YALMIP Toolbox, the following parameters that satisfy
the conditions of Theorem 1.8 can be acquired:

4 =0.5593, w = 0.4407, B = diag(9.9592,12.9627, 7.9785).

From Theorem 1.8, the network (1.38) under the state-feedback controller (1.17)
is synchronized. The changing curves of eij(t), i=12,...,5j=1,2,3and ¢(¢) are,
respectively, shown in Figures 1.1 and 1.2.

Example 1.19 Consider the following coupled Chua’s circuits:

5 5
(D) = 2(@(0) +0.6 ) P T ay(t = 0.1) + 0.5 ) Pr* Moyt - 0.2)
j=1 J=1
+up(t), (1.39)

19
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Figure 1.1 e,.l.(t), i=1,2,...,5j=1,273.
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Figure 1.2 The CNMSCs (1.38) under the successful but recoverable attacks, where
@(t) = 0 represents the network topology has not been attacked or has been recovered.



1.5 Numerical Examples

wherei=1,2,...,5,I'' = diag(0.4,0.5,0.5), I'> = diag(0.3,0.5,0.4),
Pl.lj, if t € [2k, 2k + 1),
PO =2 Pl ift e [4k+ 1,4k +2),
P;:Z, ift € [4k +3,4(k+1)), ke Z*,
P2 ift € [2k 2k + 1),
PO =2 P ift e [4k+ 1,4k +2),
ngz, if t € [4k + 3,4k + 1)), k € Z*,

10(_ail(t) + aiz(t) - f(ail(t)))
Z(a; (1) = a1 (1) — a;p(b) + a;5(0) >
—14.87a;,(1)

in which Z(a,, (1)) = —0.68a,, () + 0.5(=1.27 + 0.68)(|a;; (£) + 1| — |e;; (£) — 1)),

—-05 02 03 0 0
0.1 —-06 02 03 0
Pl=]04 01 -07 0 02|,
0 02 0 -03 01
0 0 02 03 -05

—04 01 03 0 O
02 —04 01 01 O
P =02 02 -06 0 02],
0 03 0 —0.5 02
0 0 03 01 -04

—-03 0 03 0 0
0 -03 0 03 0
Pl=l04 0 -04 0 0 |,
0 02 0 -03 0.1
0 0 0 03 -03

—03 0 03 0
0 -01 0 01 O
Pl=l02 0 -02 0 O |,
0 03 0 -05 02
0 0 0 01 -01

—-02 020 0 0

01 -010 0 O
P2=l 0o o0 0 0o o0 [,

0 0 0-01 01

0 0 0 03 -03

21
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-01 010 0 O
02 =020 0 0
P?2=l 0 0 0 0 0
0 0 0-02 02
0 0 0 01 -01

Taking H=1I,,y =1, and 4 =diag(10,13,8), one can ensure that (1.3)
is satisfied.

Based on the MATLAB YALMIP Toolbox, the following parameters that satisfy
the conditions of Theorem 1.13 can be acquired:

12.8475 0 0
B=[ o 12935 o0 |,
0 0 12.7880
4.6461 0 0
.=l o 12178 o0 |,
0 0  6.9206
5.5266 0 0
¥,=| 0 16467 0
0 0 8.0851

From Theorem 1.13, the network (1.39) under the state feedback controller
(1.32) is synchronized. The changing curves of eij(t),i =1,2,...,4,j=1,2,3 and
@(t) are, respectively, shown in Figures 1.3 and 1.4.

2 T T
| en(n (1) e31(1) ea(1)
0F
en(® V' ]
40 1 2 3 4 5 6 7 8
1(s)
10 T T
| en(l) en(l) exnl() exn(l)
0 -
epZ(t) [
-10 .
0 1 2 3 4 5 6 7 8
1(s)
10 T T
| en(r) ex(1) ex(n) eas(1)
5 =
ep3(t) 0 N
9 1 2 3 4 5 6 7 8
1(s)

Figure 1.3 e,(t).i=1,2,....4.j=1,2,3.
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0.8+ i

0.6+ E

02+ E

0 1 2 3 4 5 6 7 8
1(s)

Figure 1.4 The CNMDSCs (1.39) under the successful but recoverable attacks, where
@(t) = 0 represents the network topology has not been attacked or has been recovered.

Remark 1.20 In recent years, some authors have taken the synchronization
problem for CNs subject to recoverable attacks into consideration [30, 31]. But,
CNs with single coupling were investigated in these existing results [30, 31].
In this chapter, we, respectively, establish several synchronization criteria for
directed and undirected CNMWs subject to recoverable attacks, which cannot be
obtained by those approaches used in [30, 31]. In addition, we can explicitly see
from Figs. 1.1 and 1.3 that CNMSCs (1.38) and CNMDSCs (1.39) under the devised
controllers are synchronized, which exhibit the correctness and effectiveness of
our obtained criteria.

1.6 Conclusion

In this chapter, the synchronization problem for CNMSCs and CNMDSCs under
recoverable attacks has been considered. On one side, several criteria to ensure
the synchronization of CNMSCs and CNMDSCs under the case that the topology
is directed or undirected have been developed by utilizing some inequality tech-
niques. On the other side, the state-feedback control approach has been employed
to study the synchronization of these network models. Finally, two numerical
examples have been given to illustrate the validity of the obtained criteria. In the
future, we will consider the synchronization of coupled reaction-diffusion neural

23
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networks with multiple state or spatial diffusion couplings under recoverable
attacks.
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